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Abstract. An identification of human eye retinas by applying the covari-
ance function and wavelet theory is presented. The estimations of the
autocovariance functions of the two digital images or single image are cal-
culated according to random functions, based on the vectors created from
the digital image pixels. The estimations of the pixel’s vectors are calcu-
lated by spreading the pixel arrays of the digital images into single column.
During the changing of the scale of the digital image, the wave frequencies
of the colors of the single pixels are prekept, and the influence of the
change of a scale in the procedures of the calculations of the covariance
functions does not occur. The Red, Green, Blue (RGB) color model of the
colors spectrum for the encoding of the digital images was applied.
The influence of the RGB spectrum components and the tensor of colors
on the estimations of the covariance functions were analyzed. The identity
of the digital images is estimated by analysis of the changes of the corre-
lation coefficient values in the corresponding diapason. © The Authors.
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1 Introduction

A number of papers are contributing to retinal imaging and
image analysis.'> Retinal researchers and practicians make
more and more wide use of the digital images, which causes
the need to improve the image processing algorithms. In this
paper we stress on an identification of the digital images by
applying the photogrammetric methods and random func-
tions theory. The spatial positions of the digital image pixels
are defined by the spatial region of the frequencies of color
waves, i.e., by radiometric level, applying the Red, Green,
Blue (RGB) coding format of the colors spectrum. The theo-
retical model is based on the stationary random function tak-
ing into account that the errors of the color wave frequencies
are random and that they are of the same accuracy, i.e., a
mean of errors is MA = const = 0 and their dispersion is
DA = const, and that the covariance function of the digital
images depends only on the difference of the arguments, i.e.,
on the pixel quantize interval. The estimations of the covari-
ance function of the two digital images or the autocovariance
function of the single image are calculated according to ran-
dom functions, based on the vectors, created from the digital
image pixels. The Fourier transformation®* or wavelet
theory®™ is used for processing the digital signals. The
main goal of this article is to provide the opportunity for
a continuous improvement of the core algorithms, driven
by performance of the covariance analysis approach. Such
algorithms could be used in various areas of research and
practice, including public and clinical health, biomedicine,
security systems, eftc.

2 Covariance Model of the Light Frequencies
Spectrum

Let us analyze the autocovariance and covariance theoretical

models of the white light spectrum, which is combination of
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the colors of different frequencies. The various color systems
[RGB, hue, saturation and value (HSV), luma information,
in-phase, quadrature (YIQ), hue, lightness and saturation
(HLS), etc.] are used to define the digital images. The
RGB system is used widely. The image of this system
can be easily redone to the image of the other color systems,
in which one of the component will be light signal and the
other components define the color. It is used in the visuali-
zation, because we know that the human eye retina is more
sensitive to the changes of the light strength than to the
changes of the color itself.

Let us apply a linear expression of the harmonic oscilla-
tions equation to describe the light frequencies spectrum:

a(t) = A sin(p + ¢o)

1
= A(sin (Z)—&—éqocosqb—zéz(p sin g+ ...), (1)

where A is an amplitude of the frequencies, ¢ = wt is a
phase, @, is an initial phase, @ = 2zf is a cycle frequency,
f is afrequency, ¢ is a time moment, M¢ = ¢ is a mean of a
phase, 6¢ = @ — @ is the random error of a phase.

In real world and in practice, the monochromatic (single
fixed-frequency) oscillations do not exist. So, analyzing a
single color from the RGB color system, we understand
that it is a mix of single color frequencies in the very narrow
interval of frequencies Aw.

We will use the first-order members of Eq. (1) in the cal-
culations of the covariance expressions, because an influence
of the higher-order members is negligible. The dispersion
Da; and, certainly, covariance K(a;, a;) of the monochro-
matic oscillations of frequency w; has expression

July 2013/Vol. 52(7)


http://dx.doi.org/10.1117/1.OE.52.7.073106
http://dx.doi.org/10.1117/1.OE.52.7.073106
http://dx.doi.org/10.1117/1.OE.52.7.073106
http://dx.doi.org/10.1117/1.OE.52.7.073106
http://dx.doi.org/10.1117/1.OE.52.7.073106
http://dx.doi.org/10.1117/1.OE.52.7.073106

Skeivalas and Parseliunas: On identification of human eye retinas by the covariance analysis. . .

Da; = K(a;, a;) = M(a; = Ma;)* = M(A}&¢; cos® ;)
= A cos® ;0 ;, (2)

where Ma; = sin @;, Mp; = @, is the symbol of a mean, ¢,,
is the standard deviation.

The coefficient of correlation of the same frequency is
equal to
K(aiv ai)
o

r(aivai): =1 (3)

a; " Oq;

The covariance of the two fixed different frequencies
looks like

K(Cli,aj) ZM(&I, 5611) :M(Al Ajéqﬂl
X 8¢ ; cos p; - cos @;) “)
:AIAJ COos (pi - COS q_DJM(é(pl (Sgﬂj) :O,

where da; = a; — Ma;, M(8¢; - 6¢;) = Mdyp; - Mép; = 0,
because Mogp; = 0 is a mean of the independent random
errors.

The coefficient of correlation of the two fixed different-
frequency oscillations, applying Eq. (4), is equal to

K(ai,aj)

Oq

r(a;.a;) = = 0. )

Because in nature and in practice the fixed-frequency
oscillations do not exist, so for the analysis of the covariance

of the light spectrum colors, we will use the signal compo-
sitions, applying their interference. The main summing equa-

tion of the interference of two frequencies a;; could be
written as follows:’
a;; = a; +a;+2,/a; - ajy cos Ag;j, 6)

where y is a coefficient of the frequency coherence and
Agp;; = @; — @; is the difference of the oscillation phases.
In further calculations we will adopt A; =1 and y =1,
because the influence of the permanent multipliers do not
come into play during determination of the correlation
coefficients.

So we have such a linear expression of a sum of two dif-
ferent frequency interferences.

a;;=sin @; +sin p; +24/sin @; - sin p; cos Ap;;
+cos ;5¢; + cos §;5¢p; + (sin @; - sin p;)~/*cos Ap
X(sin @; cos @;6; 4 sin p; cos p;6¢;)

+2w / Sin @i . Sin g_ﬂj(—sln A@ljé(pl + Sin A@U(Sga]),
(N

where Ma;; =sinp; +sin@;+2,/sinp;-sinp; -y -cos Ap;;.
An expression of the random error of the oscillations sum-
ming interference will be
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-1/2

da;; = cos p;0p; +cos p;06¢; + (sin @; - sin p;)~'/* cos Ap;;

X(sin ¢; cos @;6¢; +sin @; cos p;6¢;)

+24/sin @; - sin @;(—sin Ap;;6¢; +sin Ap;;6¢;).

®)

We can ignore the last member of Eq. (8), because
its  influence is not big and its  value
2,/sin @; - sin @;(—sin Ap;;6¢; + sin Ap;;6¢;) = 0,
when 6¢; ~ 5¢;.

The covariance expression of the oscillations summing
interference could be written as follows:

K(ajj, ay) = M(8a;; - bay) = cos® p;o,,
+ (sin @, - sin @;)7'/% cos A@;; - sin @; cos® p,07,
+ (sin @; - sin @;)~"/? sin @ cos Ay cos® pio;  (9)
+ sin™! @;(sin @; - sin @;)~'/? cos A@;; cos Ay

X sin @; sin @y cos? ;05

where Mégp; =0, M(6; - 6¢;) = M(5¢; - 60y
= M(8¢; - 5¢;) = 0 because of the independent random
errors multiplication product.

Further, Eq. (9) has the following expression:

-1/2

K(a;j,ay) = [1+ (sin @; - sin @;) sin ¢; cos A, )]

X [1 4 (sin @; - sin @;)7'/? sin g cos Apylcos® ;o2 .
(10)

By using the similar calculations, we could write the for-
mulae of the dispersion of the oscillations summing interfer-
ence:

Da[

=04, =14 (sin@; -sin @;)~"/*sin p; cos Ap;]*
X cos? p;05, + 1+ (sin @, - sin @;) /% sin p; cos Ajp;;)>

xcos’ @0y, . (11)

The formulae of the correlation coefficient of the two
oscillations summing interference:

K a;i, a;
r(a;, ay) = M (12)

Gai/ Gaik

In further calculations we will adopt o, =o,,
= 0 x = G(p.

The accuracy of the phase measurements of the white
light colors is equable, i.e., the standard deviations of the
oscillation phases of the discrete frequencies are equal,
Gy = ... =0, =0, It comes from the assumption that
the distributions of the random errors of the spectrum com-
ponents are asymptotically similar.

Equations (3), (5), and (12) show that correlation between
oscillations of different frequencies does not exist, whereas it
exists between oscillations of similar frequencies. The cor-
relation between the compound oscillations of mixed
frequencies exists in the case when these oscillations have
the components of similar frequencies.

July 2013/Vol. 52(7)



Skeivalas and Parseliunas: On identification of human eye retinas by the covariance analysis. . .

3 Model of the Covariance Functions
of the Digital Images

To develop the theoretical model we will apply the presump-
tion that the errors of the digital image pixel parameters are
random. The random function is constructed by spreading
the arrow of the digital image pixels according to columns
into one-dimensional space along the same coordinate axis.
In each column of the pixel arrays the trend of the corre-
sponding column is eliminated. The parameters are the
indexes of the pixel color intensities in the RGB format
color spectrum. We will accept the random function con-
structed in such a way as a stationary function (in wide
understanding), i.e., its mean M[g(f)] — const and a covari-
ance function depend on the argument difference only,
K, (7). The pixel arrows of the two segments of the single
digital image or segments of the two images h;(u) ir
hj(u +7), accepted as the realizations of the random func-
tions, continuous covariance function K, (z) could be written
as follows:!*!!

1
T-71

K,(7) = /OT_T Shy(u)h (1 + 7)du, (13)

where &/;(u), 6h;(u+ 7) is the centered pixel parameters
segments, u is a parameter of the segment pixel, 7 is the
length of the segment in conventional units, z =k - A is a
changeable quantise interval, A is a value of the pixel param-
eter, k is the number of pixels in the quantise interval.

The covariance function K, () based on the measure-
ment results could be estimated according to the following
formulae:

1 n—k
K (1) = K (k) = mz5hz(”i)5hj(”i+k)s (14)
i=1

where n is the total number of discrete intervals.

Equation (14) could be applied in the form of the auto-
covariance and intercovariance function. In the case of the
autocovariance function, the segments /,(u) and %;(u + 7)
are parts of the single digital image, and in the case of
intercovariance function, these segments are parts of the
two different images.

The estimation of the normalized covariance function is

KW KW
TKO o o

R; (k)

where o), is an estimation of the standard deviation of the
random function.

To eliminate the trend in the i column of the image pixels
array, we can use the formula
5Hi :Hl—eillT: (5hil’5hi27""§him)7 (16)
where 6H, is an array of reduced pixels of the i digital image,
in which column trend was eliminated; H; is an array of the
pixels of the 7 image, e is a unit vector, dimension of which is
(n x 1); n is the number of rows of the i array, A, is a vector of
the means of the i pixels array column, 6h;; is a j column
(vector) of the reduced pixels of the i array.
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The vector of the means of the columns of the i pixels
array could be calculated according to

- 1

h;:;eT'Hi (17)
or

_ 1 T

hi=—HT -e. (18)

The realization of the random function of the i pixels
array of the digital image in the form of vectors has an
expression

oh;y

ohy

Sh; = = (8h%6hL,. .. 5hT )T, (19)

5him

An estimation of the autocovariance matrix of the i pixels
array of the digital image looks like

1
K'(8H;) = —— 6H[5H,. (20)
P

An estimation of the covariance matrix of the two digital
images or two pixels arrays of the single digital image could
be written as follows:

K'(6H;,6H;) = n%(sH,T&Hj, (21)
where the dimensions of the arrays 6H;, 6H; should
be equal.

Applying the theory of covariance functions, the influ-
ence of the RGB format color spectrum components on
the expressions of the covariance functions of the digital
images was analyzed. Also, the expressions of the covariance
functions of the digital images were estimated using the
RGB colors continuous spectrum in the sense of the color
tensor.

The estimations of the covariance matrixes K'(5H;) and
K'(6H;,6H ) are reduced to the estimations of the correla-
tion coefficient matrixes R'(3H;) and R'(6H;,6H,).'""
R'(3H;) = D;'*K'(5H,)D;"/* (22)

i )

R'(6H,.6H;) = D;}°K'(6H,,6H,)D;;'"”, (23)
where D;, D;; are the diagonal matrixes of the main diagonal

members of the corresponding covariance matrix estimations
K'(6H;) and K'(6H;,6H ).

4 Results of the Experiment and Analysis

The digital images of the human eye [right oculus dexter
(OD) and left oculus sinister (OS)] retinas were used in
the analysis. The digital images were taken by ordinary
photo camera and coded in JPEG format. Example of the
OD retina’s digital image is presented in Fig. 1. The

July 2013/Vol. 52(7)



Skeivalas and Parseliunas: On identification of human eye retinas by the covariance analysis. . .

Fig. 1 A digital image of an OD retina.

calculations were executed by computer procedures written
in MATLAB.

The results of the calculations are presented in Table 1
and in Figs. 2 through 9. In the calculations of the covariance
functions, the values of quantise interval were changed
from 1 pixel till n/2 pixels (in our case, n = 120000, aver-
age number of pixels in the segment of a digital image). An
analysis was done applying all RGB color tensors and its
components—red R, green G, and blue B colors.

In Table 1 the summarized mean values of the correlation
coefficients between the pixels arrays of the digital images
of the right OD and left OS eye retinas are shown. The
calculations were executed along the single RGB color
spectrum components and according to RGB spectrum
tensor.

In the calculations of the normalized covariance func-
tions, the results are presented only for red color of RGB
spectrum, because the changes of the results for other spec-
trum colors are negligible.

From the data in Table 1 we can see that the values of the
correlation coefficients between OD and OS retina arrays are
near zero along all RGB spectrum colors, except red color,
where correlation coefficients between OD and OS pixel

Table 1 The mean values of the correlation coefficients between the
pixels arrays of the digital images.

Mean value of the
correlation coefficient

Combinations of the arrays
of the digital images of the RGB
right OD and left OS eyes  Red R Green G Blue B tensor

Between OD pixel columns 0.54 -0.15 -0.17  0.98

Between OS pixel columns 0.40 0.13 -0.11 0.98

Between OD and OS pixel -0.42  -0.097 0.11 0.95

arrays
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Values of correlation coefficients

0 100 200 300 400 500 600 700
Number of pixels array column

Fig. 2 The changes of the correlation coefficients between the five
columns of pixel arrays of the digital image of the OD retina.

columns are rogp = 0.54 and rgg = 0.40. This means that
retinas absorb (accept) all the color oscillations at the
same level, with an exception R color. The values of the cor-
relation coefficients along all the RGB color tensors are near
one and this means there is a very good relation between both
retinas along all the RGB frequencies complex.

The change (—0.3 < r, < 1.0) of the correlation coeffi-
cients between the five columns of pixel arrays of the digital
image of the OD retina is shown in Fig. 2, the change
(=0.4 < ry < 1.0) of the correlation coefficients between
the five columns of pixel arrays of the digital image of
the OS retina is shown in Fig. 3, and the change
(0.7 < r4 <0.3) of the correlation coefficients between
the five columns of pixel arrays of the digital images of
the OD and OS retinas is presented in Fig. 4.

A normalized autocovariance function of the digital
image of the retina OD is presented in Fig. 5. It describes
a change of the correlation due to changes of the quantise
interval k between pixels. The values of the correlation coef-
ficient are decreasing from r = 1.0 at k = 0to r < 0, 1 when

Values of correlation coefficients

0 100 200 300 400 500 600 700
Number of pixels array column

Fig. 3 The changes of the correlation coefficients between the five
columns of pixel arrays of the digital image of the OS retina.
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Values of correlation coefficients

o 100 200 300 400 500 600 700
Number of pixels array column

Fig. 4 The changes of the correlation coefficients between the five
columns of pixel arrays of the digital images of the OD and OS retinas.

k = 13000. A normalized autocovariance function of the
digital image of the retina OS is presented in Fig. 6. The val-
ues of the correlation coefficient are changing from r = 1.0
at k =0 to r < 0.1 when k = 10000. Last results show the
decreasing of the correlation coefficient values to r — 0 at a
large value of £ = 10000.

A normalized covariance function of the digital images of
the OD and OS retinas is shown in Fig. 7.

The values of covariance function at k = 0 are not big
(—0.25 < r < 0.25); however, when quantise interval is
increasing, the values of covariance function are slightly
increasing too, and when k£ = 20,000 they are changing in
the interval —0.3 < r < 0.45.

A scatter in percentages of the correlation coefficient
matrix values of the digital images of the OD and OS retinas
is shown in Fig. 8.

The negative correlation occupies about 50% of both
array areas. Graphical view of the spatial matrix of the cor-
relation coefficients of the digital images of the OD and OS
retinas is presented in Fig. 9.

-

o o o o
N N » [os]

Normalized covariance values ke
o

-0.4 ! L
0 0.5 1 1.5 2 25

Quantise interval k x 10*

Fig. 5 A normalized autocovariance function of the digital image of
the OD retina.
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0.5

Normalized covariance values ke

-0.5 ! :
0 0.5 1 1.5 2 25

Quantise interval k x10°

Fig. 6 A normalized autocovariance function of the digital image of
the OS retina.

0.5

0.4

0.3

0.2

0.1

Normalized covariance values ke

044 0.5 1 15 2 25

Quantise interval k x10*

Fig. 7 A normalized covariance function of the digital images of the
OD and OS retinas.

0.8

Values of reduced correlation coefficients

L L L L L L

10 20 30 40 50 60 70 80 90 100
Pixels number in percents

-0.8 L !
0

Fig. 8 The changes in percents of the matrix of the covariance coef-
ficients of OD and OS retinas.
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